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Abstract: This study was conducted to assess the water quality affected by different land use
patterns in U Minh Ha National Park, Ca Mau, Vietnam. This study determined the water quality
characteristics in three land use types (Acacia hybrid, planted melaleuca cajuputi, and natural melaleuca
cajuputi) at different plant ages on two acid sulfate soil layers in the rainy season (8/2018) and dry
season (4/2019) using nine water quality parameters. Multivariate statistical analyses were applied
to evaluate the correlation and spatial and temporal variations in the water quality. The study results
showed that the water quality in S-ASS was more polluted than that in D-ASS, characterized by low
pH; the EC, organic matters (BOD and COD), nutrients (N-NH4 + and N-NO3 − ), and metal ions (Al3+
and Fe3+ ) were high; and the EC, BOD, COD, Al3+ , and N-NO3 − were determined high in D-ASS.
The NMC area was noted to have high concentrations of organic matters and nutrients, while the
factors specific to acidic soil were found to be higher in the AH and PMC areas. The water quality
in the rainy season tended to be more polluted than that in the dry season. The cluster analysis
grouped the land use patterns on S-ASS and D-ASS in both seasons into four groups, with a clear
similarity between the wet and dry seasons in the areas at various plant ages. The seasonal variations
of the water quality of the three land use types were distinguished by the main parameters, including
pH, EC, BOD, N-NO3 − , and Al3+ (S-ASS) and EC, BOD, N-NO3 − , N-NH4 + , and Fe3+ (D-ASS).
Therefore, there is a need for better water management measures in the rainy season and focus on
the key parameters causing water quality variations in each area. The findings in this study provided
important information for the future water quality monitoring for both agricultural production and
conservation in the national park.
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1. Introduction
Wetlands play an important role in the biodiversity and function of ecosystems. A
wetland ecosystem is very useful in regulating the climate, filtering harmful substances,
ensuring biodiversity, food sources, and creating a livelihood for the surrounding communities [1–4]. However, social and economic developments have put pressure on wetland
ecosystems [4,5]. This has resulted in the total wetland area in the world rapidly decreasing [6]. The decline is noted due to increased shrimp farming, the conversion of wetlands
to agricultural and construction land, and excessive fuel logging [7–9]. At the same time,
these impacts deteriorate the water quality and adversely affect the ecosystem functions
and services, which have also been reported in other wetlands in the world [7,10]. Wetland
ecosystems are susceptible to pollution sources and can be easily destroyed when exposed
to impacts [11]. The water quality in wetland ecosystems is considered the major determinant of the habitats of various wetland organisms. Therefore, the water quality in wetlands
has been of interest to scientific researchers [7,12–14]. Water quality monitoring in wetland environments can be measuring the physical and chemical water quality parameters,
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evaluating the eutrophication, and using biological parameters [15]. In particular, water
quality monitoring by physical and chemical parameters is frequently used or/and several
statistical approaches have been applied for processing the physical and chemical datasets.
For examples, Pearson’s correlation, cluster analysis (CA), and discriminant analysis (DA)
are efficiently used in spatial and temporal analyses and correlations among water quality
parameters. The former studies have shown that these methods are appropriate in determining the spatial and temporal variations of water quality influenced by different natural
and human factors [16,17]. This research was carried out to elaborate the land use activities
in wetland areas, resulting in physical and chemical water quality changes.
In the Vietnamese Mekong Delta, the central wetlands are melaleuca forest ecosystems
on acid sulfate soils (ASS), typically Tram Chim National Park, U Minh Thuong National
Park, U Minh Ha National Park, and Lung Ngoc Hoang Nature Reserve. However, the
areas dominated by Melaleuca cajuputi have been significantly disturbed by human activities
and are the most vulnerable to climate change [2,18]. Previously, several studies have been
carried out in U Minh Ha National Park, mainly focused on vegetation covers, biodiversity,
and peat soils [19–22]. In addition, several studies have also studied the water environment
characteristics in wetland areas [23,24]. However, the link between water quality and land
use types has not been studied in U Minh Ha National Park, Ca Mau province, Vietnam.
Meanwhile, the influence of land use patterns on the water quality has also been found in
a previous study by Giao et al. (2021) [25]. Therefore, this study was conducted to monitor
the water quality in disturbed (Acacia hybrid—AH and planted Melaleuca cajuputi—PMC)
and undisturbed areas (natural Melaleuca cajuputi—NMC) (1) to assess the water quality
characteristics in areas with different land use patterns, (2) to analyze the correlation among
the water quality parameters, (3) to assess the similarity of the water quality among land
use patterns, and (4) to identify key water parameters resulting in seasonal variations of
the water quality in the study area. The study results could be useful for water quality
monitoring strategies in U Minh Ha National Park.
2. Materials and Methods
2.1. Study Area Description
U Minh Ha National Park is a seasonal wetland in the lower Mekong River, within the
core zone of the Ca Mau Cape Biosphere Reserve, the 2088 Ramsar site in the world, the
5th in Vietnam, and 2nd of the Vietnamese Mekong Delta region. The total area is 8528 ha,
of which the forest area is 7639 ha. The terrain is relatively flat, and the average altitude is
1.5–2.0 m above sea level, gradually lower from the northwest to the southeast. Typical
ecosystems are forests on peat and acid sulfate soils [19]. The wetlands are influenced
by the Asian monsoon system, with an average temperature of 26.5 ◦ C, annual rainfall
of about 2360 mm, and average humidity of 85.6% and characterized by the dry season
from November to April and the rainy season from May to October, in which 90% of the
precipitation occurs. Due to dike construction, the study area is only flooded for 4–6 months
in the rainy season. This area is also surrounded by agricultural land and habitats, including
mixed Melaleuca forest, grassland, and open swamp. Melaleuca cajuputi and Acacia hybrid,
the dominant plant species of U Minh Ha national Park, are common plants in the Mekong
Delta. Melaleuca cajuputi is not only economic revenue for native people but, also, the
habitat for all the species in U Minh Ha National Park [2,26]. Melaleuca forest is planted
on 7051 ha of ASS and NMC on peatland covering an area of 1289.6 ha [26]. Melaleuca
cajuputi can grow in a wetland if the water depth is not high and the waterlogged duration
is not long-lasting. In contrast, Acacia hybrid does not tolerate submerged conditions, so
it is necessary to raise up the soil before the planting. In fact, with the policies aimed at
increasing the efficiency of land use, the introduction of Acacia hybrid in production forest
land has a significant impact on indigenous trees (Melaleuca) due to its rapid biomassforming capacity and short harvest cycle (4 to 5 years) [27]. In addition, a change in the
land use pattern can have impacts on the water quality where the soil is disturbed from the
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to evaluate the content of organic matters and nutrients in the water bodies. The pH,
DO, and EC were observed onsite, respectively, by WQC-22A (ToaDkk, Tokyo, Japan)
multiparameter water quality meters calibrated before each measurement. Other water
quality parameters were analyzed in the laboratory according to the standard methods,
namely the 5-Day BOD Test (SMEWW 5210B:2012), Closed Reflux-Titrimetric Method
(SMEWW 5220C:2012), Phenate Method (SMEWW 4500-NH3 -F:2012), Cadmium Reduction
Method (SMEWW 4500-NO3 − -E:2012), Spectrometric method using 1,10-phenanthroline
(SMEWW 3500-Fe:2012), and Eriochrome Cyanine R Method (SMEWW 3500-Al:2012) [29].
2.3. Data Analysis
The results after the laboratory analysis were stored in Microsoft Excel software
version 2016 (Microsoft Crop., Washington, WA, USA), which facilitated the statistical
analysis. Water chemistry data was compared and analyzed separately by tree types and
seasons due to the large variations in rainfall during the study. Duncan’s test (in a oneway ANOVA analysis) was used to determine the significant differences in water quality
between three plant ages on the same ASS layer in both the wet and dry seasons with a 95%
confidence level (significance level p < 0.05). Independent samples t-test was used to assess
the differences in the water quality parameters between the wet and dry seasons. The
correlation between the water quality parameters across land use patterns was evaluated
using Pearson’s correlation analysis. Correlations are considered significant when p < 0.05,
and the correlation coefficient (r) indicates the correlation levels of the parameters.
The assessment of the similarity in water quality at different tree ages in the rainy and
dry seasons in the S-ASS and D-ASS areas was performed using cluster analysis (CA). A
congruence matrix was computed from mean values via the Euclidean distance scale [30].
Water quality of the various factors (specifically, AH < 3 years old_Dry, AH < 3 years
old_ Wet, AH > 3 years old_Dry, AH> 3 years old_Wet, PMC < 5 years old_Dry, PMC <
5 years old_Wet, PMC > 5 years old_Dry, PMC > 5 years old_Wet, NMC > 10 years old_Dry,
and NMC > 10 years old_Wet) was grouped based on the value of the Euclidean-bonding
distance. For the S-ASS, the land use types with high similarities in the water quality would
form the same cluster, while the land use patterns with high heterogeneity would form
another cluster [17]. A similar analytical procedure in the similarity analysis was performed
for the case of water samples collected in D-ASS. In addition, a discriminant analysis (DA)
was applied to determine the most significant water parameters contributing to seasonal
variations of the water quality in the three land use types [31]. The rainy and dry season
water quality data in three land use types on S-ASS and D-ASS were the subjects for the
analyses. Three land use types at different tree age levels and 9 water quality parameters
were assigned as the dependent variables and the independent and equivalent variables,
respectively. DA revealed the ranking of the water quality parameters for the differences
between the two seasons [31]. All statistical analyses were performed using copyrighted
software Primer version 5 (Primer-E Ltd., Plymouth, UK) and SPSS version 20 (IBM Crop.,
Armonk, NY, USA).
3. Results
3.1. Water Quality Characteristics in Various Types of Land Use
The changes in the water quality between the land use patterns in the two ASS layers
in the wet and dry seasons are shown in Table 1. In D-ASS, the pH value was neutral (for
AH) and acidic (for PMC). The S-ASS planted with Acacia hybrid and Melaleuca cajuputi
were both identified as acidic, which was lower than that of the D-ASS in both areas. In
stark contrast, the pH values in the NMC area remained stable at two ASS layers in both the
wet and dry seasons. Moreover, the ANOVA analysis also showed significant differences
between the AH and PMC areas compared with that in the NMC at the S-ASS layer in both
seasons (p < 0.05); however, no statistically significant difference was recorded between
AH and PMC (p > 0.05). In the rainy season, the pH value tended to be higher than that in
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the dry season. The independent samples t-test analysis only showed that the difference
was statistically significant on S-ASS (p < 0.05).
The EC values in areas AH and PMC in the rainy season on two acid sulphate soil layers were relatively high compared to that in NMC area, and the difference was statistically
significant (p < 0.05) (Table 1). The EC in the dry season was also determined to have a
difference between the land use types similar to that in the rainy season. However, there
was a tendency to significantly decrease the EC values in the water. The DO concentration
was not significant difference compared to that in the S-ASS. There was a statistically
significant difference between the two seasons on both the ASS layers for the EC and
DO values.
However, the BOD fluctuated greatly and tended to be high in the rainy season during
the study periods. The BOD values were significant differences at the land use types of
AH and PMC compared to that of the NMC land use type (p < 0.05) in the rainy season.
However, the study only recorded the differences in the BOD concentrations in the water
bodies between the land use types of AH and NMC (p < 0.05) in the dry season. In addition,
the COD concentrations also varied significantly between the wet and dry seasons and
between the AH and PMC areas compared to that in the NMC land use type in both the
rainy and dry seasons (p < 0.05) (Table 1). The increase in COD was clearly observed in
the rainy season in the NMC area in both soil types, which demonstrated the long-term
accumulation of pollutants in the water bodies. Nevertheless, the COD concentration was
only statistically significant between two seasons for S-ASS, while the differences in the
concentrations of BOD were statistically significant in both the D-ASS and S-ASS (p < 0.05).
Table 1. The values of the water quality parameters of various land use types.
Season

ASS

Mod.

pH

EC
(µS cm−1 )

DO
(mg L−1 )

BOD
(mg L−1 )

COD
(mg L−1 )

N-NH4 +
(mg L−1 )

N-NO3 −
(mg L−1 )

Fe3+
(mg L−1 )

Al3+
(mg L−1 )

D-ASS

AH
PMC
NMC

6.8 ± 0.4 a
4.6 ± 2.1 b
5.8 ± 0.1 ab

11.7 ± 1.5 b (*)
25.6 ± 13.1 a (*)
1.7 ± 0.1 b (*)

3 ± 2.1 a
2 ± 0.2 ab (*)
0.7 ± 0.1 b (*)

54.2 ± 4.4 (*)
52.5 ± 11.3 (*)
54.4 ± 2.9 (*)

119 ± 59 b
125.5 ± 74.4 b
282 ± 128.9 a

2.1 ± 1 (*)
1.7 ± 1.4
2.7 ± 0.9

28.9 ± 19.3 (*)
19.8 ± 11.7 (*)
15.2 ± 16.2 (*)

9.4 ± 6.6 b (*)
22.4 ± 10.3 a (*)
5.8 ± 0.7 b (*)

0.3 ± 0.4
8.1 ± 8.5
1.8 ± 0.1

S-ASS

AH
PMC
NMC

2.9 ± 0.5 d (*)
2.8 ± 0.6 d (*)
5.8 ± 0 c (*)

23.6 ± 9.7 c (*)
27.6 ± 8.3 c (*)
1.9 ± 0 d (*)

2.6 ± 0.9 c (*)
2.6 ± 0.4 c (*)
0.8 ± 0.1 d (*)

49.1 ± 3.8 d (*)
48.3 ± 4.8 d (*)
61.7 ± 4.5 c (*)

113.9 ± 132.9 d (*)
173.9 ± 109.7 d (*)
388.3 ± 51.5 c (*)

3 ± 0.5
2.3 ± 0.9
2 ± 0.4

21.5 ± 12.3
23.5 ± 11.5
28.3 ± 21.8

35.2 ± 20.7c
28.9 ± 14.4 cd
7.4 ± 2.6 d

6.8 ± 7 (*)
6.1 ± 7.5 (*)
2 ± 0.5 (*)

D-ASS

AH
PMC
NMC

7.3 ± 0.4 A
5.1 ± 2.4 AB
4.8 ± 0 B

1.7 ± 0.1 B
2.6 ± 0.9 A
0.9 ± 0 B

2.8 ± 0.1 A
2.9 ± 0.3 A
1.8 ± 0.2 B

12.2 ± 4.3
9.5 ± 4.5
14.4 ± 1.1

104.2 ± 18.5 B
127.5 ± 13.2 A
82.4 ± 13.3 B

0.5 ± 0.1 B
1 ± 0.8 B
2.2 ± 0.2 A

2 ± 2.9 AB
0.1 ± 0.1 B
3.2 ± 0.7 A

1 ± 0.8 B
2.1 ± 1.4 B
8.4 ± 0.3 A

0.2 ± 0.2
10.3 ± 11.4
3 ± 0.2

S-ASS

AH
PMC
NMC

2.4 ± 0.1 D
2.4 ± 0.1 D
4.8 ± 0.1 C

2.9 ± 0.6 C
3.1 ± 0.5 C
1.2 ± 0.1 D

2.5 ± 0.3 D
2.3 ± 0.2 D
3.1 ± 0.6 C

3.9 ± 2.8 D
8.9 ± 7.3 CD
13.8 ± 2.9 C

99.6 ± 39.2
152.5 ± 95.1
128.8 ± 1.9

2.4 ± 0.2
8.5 ± 9.6
2.5 ± 0.7

1.4 ± 1.3 CD
0.9 ± 0.4 D
2.4 ± 0.4 C

26.7 ± 6.2
193.5 ± 258.7
9.4 ± 1.5

15 ± 13.3
17.9 ± 10.8
3.9 ± 0.9

Rainy

Dry

Note: (*) There was seasonal variation, which has a significance level less than 0.05 (p < 0.05). The letters a, b, c, and d show statistically
significant differences between the land use types during the rainy season on the same D-ASS and S-ASS, respectively. The letters A,
B, C, and D show statistically significant differences between the land use types during the dry season on the same D-ASS and S-ASS,
respectively. The baseline water quality data at each tree age of the area were presented in Tables S1 and S2.

The concentration of N-NH4 + tended to be high in the rainy season and lower in
the dry season on both soil types (except for PMC and NMC on S-ASS) (Table 1). The
concentration of N-NH4 + in the water bodies in D-ASS in areas AH and PMC in the rainy
season were both found to be lower than that in the NMC area. Meanwhile, on S-ASS, a
higher N-NH4 + concentration was detected in the AH and PMC areas. In contrast, the
highest concentration of N-NO3 − in the dry season was recorded in the NMC area and
lowest in the Melaleuca growing area. Otherwise, the N-NO3 − concentration in S-ASS in
the dry season was also determined to have the opposite variation in compared to that in
the D-ASS, gradually increasing from AH to NMC. The results of N-NO3 − were consistent
with the above analysis of N-NH4 + . However, the N-NH4 + concentration in the PMC
area on S-ASS tended to be the opposite, having a higher value in the dry season due to a
low waterflow.
The analysis of Fe3+ in the water bodies showed that there was a statistically significant
difference between the PMC area and NMC (rainy season) and areas of AH and PMC
with NMC (dry season) on D-ASS (p < 0.05). Specifically, the concentration of Fe3+ in
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the NMC area was lower than that of AH and PMC on both soil types, and Fe3+ in the
water bodies in D-ASS was lower than that in S-ASS. On the other hand, on D-ASS, Fe3+
lower concentrations were found in the dry season. S-ASS was also recorded with similar
seasonal variations but with higher concentrations by 1.2–74 times (dry season) and 1.1–20
times (rainy season) and statistically different values (p < 0.05). Through the analysis results
in Table 1, the concentration of Al3+ in the AH area was lower than that of the NMC area
on D-ASS; in contrast, on S-ASS, the AH was significantly higher. However, there was no
statistically significant differences of Al3+ in the three land use types.
3.2. Seasonal Variation of Water Quality in Various Land Use Types
The land use types belonging to each group were considered for similarity based
on 10 water quality parameters. In S-ASS, the CA analysis showed that the similarity
of the areas was higher than that of D-ASS, with Euclidean distances ≤5.65 and ≤7.86,
respectively. The number of clusters was considered based on the land use types, tree age
levels, and seasons. Therefore, a total of five land use types belonging to two seasons per
layer of S-ASS and D-ASS were divided into four groups by the red line (Figures 2 and 3),
which had Euclidean distances of values less than 4.
On S-ASS, cluster 1 and cluster 2 were formed by only one land use type, including
NMC > 10_Wet and PMC < 5_Dry. On the other hand, the water qualities at AH < 3_Wet,
AH > 3_Wet, PMC < 5_Wet, and PMC > 5_Wet were arranged in one cluster (cluster 3).
Meanwhile, cluster 4 clearly dominated land use types in the dry season (AH < 3_Dry, AH
> 3_Dry, PMC > 5_Dry, and NMC > 10_Dry).
In the areas of D-ASS, it is worth noting that PMC > 5_Wet is noted with no similarity
with the water qualities in other land use types (cluster 1). This is in contrast to the results
found in the S-ASS when PMC > 5_Wet was collected together with cluster of AH < 3_Wet,
AH > 3_Wet, and PMC < 5_Wet. Cluster 2 corresponded to the area with and without soil
disturbances observed in the rainy season, including two land use types (AH > 3_Wet and
Water 2021, 13, x FOR PEER REVIEW NMC > 10_Wet). Cluster 3 included two land use types of Acacia hybrid and Melaleuca
7 of 14
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Table 2. The ability to discriminate (a) and the discriminant coefficient (b) of the temporal surface water quality variation of
the land use patterns on the S-ASS and D-ASS.
(a)

(b)

Tests of Equality of Group Means

Parameter
pH
EC
DO
BOD
COD
N-NO3 −
N-NH4 +
Fe3+
Al3+

S-ASS

Parameter
D-ASS

DFs
S-ASS

D-ASS

pH

0.06

−0.03

Wilks’ Lambda

Sig.

Wilks’ Lambda

Sig.

EC

0.19

0.21

0.74
0.22
0.97
0.05
0.99
0.34
0.93
0.92
0.77

0.01
0.00
0.39
0.00
0.67
0.00
0.20
0.18
0.02

0.98
0.47
0.98
0.08
0.99
0.47
0.69
0.51
0.99

0.53
0.00
0.47
0.00
0.75
0.00
0.00
0.00
0.76

DO
BOD
COD
N-NO3 −
N-NH4 +
Fe3+
Al3+
Wilks’ Lambda
Sig.

0.02
0.44
0.01
0.14
−0.03
−0.03
−0.06
0.01
0.00

−0.03
0.65
0.01
0.21
0.13
0.19
−0.01
0.04
0.00

In addition, Table 2b showed that the Wilks’ Lambda values of the DF function on the
S-ASS and D-ASS were 0.01 (Sig. = 0.00 < 0.05) and 0.04 (Sig. = 0.00 < 0.05), respectively.
These values indicated that DFs functions were reliable in providing the order in which the
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main parameters affected the water quality. In other words, the coefficients with greater
absolute values corresponding to the more distinguishable variables. For the S-ASS, pH,
EC, BOD, N-NO3 − , and Al3+ were the parameters with relatively large differentiation
coefficients, with 100% of cases accurately explaining the variation in the water quality,
arranged in the decreasing order of BOD > EC > N-NO3 − > pH and Al3+ . While, in the
D-ASS, the parameters causing seasonal water quality fluctuations were mainly BOD,
N-NO3 − , EC, Fe3+ , and N-NH4 + . The discriminant coefficients were 0.65, 0.21, 0.21, 0.19,
and 0.13, respectively.
4. Discussion
4.1. Water Quality Characteristics in Various Types of Land Use
The results of the pH have also been reported in previous research. The pH in the areas
of D-ASS where Acacia hybrid and Melaleuca cajuputi were planted tended to be higher than
that in the S-ASS [24,32]. One of the reasons for this difference is the intolerant-flooding
characteristic, in which the land needs to be mounted. This leads to a potential ASS layer
to become the topsoil, enabling ions to be dissolved in the water when it is affected by the
overflows [27,33]. The differences of AH and PMC compared with NMC indicated that
the soil disturbances had a significant effect on the water quality in the water bodies in
the study area. Besides that, there was a significant variation between the two seasons for
S-ASS. This was characterized by precipitation, resulting in increased water flow in the
park, and a large capacity to dissolve the pollutants.
The decreasing trend in the dry season may be due to the leaching of EC in the soil
of solutes in the rainy season, so the EC in the water decreases. According to the analysis
results, the EC values in the AH and PMC areas were higher than those in the NMC area,
in which S-ASS had EC values higher than that in D-ASS. This result was similar to the
previous research [24,34]. The low DO in water may be due to microorganisms using a
large amount to decompose organic matters in the water. However, this tended to decrease
during the dry season. The difference of DO concentrations in AH and PMC compared
with NMC can be explained by the canal system (due to soil mounting), which facilitates
the exchange of oxygen in the air; in addition, aquatic activity due to light is more receptive.
Furthermore, as previously reported by Be et al. (2017) [24], DO in the AH and PMC areas
ranged from 0.80 to 1.27 mg L−1 (S-ASS) and 0.33 to 0.56 mg L−1 (D-ASS). This indicates
that the water quality tended to be improved.
The increase in BOD concentrations during the rainy season was likely due to the
resuspension of organic matters from sediments under the impact of runoff and turbulence
in rainwater [35]. In addition, high temperature, humidity, and inundation could facilitate
the decomposition of organic matters in the AH and PMC areas [36]. On the other hand,
these organic substances are easily washed away into the water bodies, which can be a
factor leading to high BOD concentrations in water in the AH and PMC land use types.
Compared with the previous study, it was clearly shown that BOD tended to increase while
COD tended to decrease [24], indicating the organic matters in the water bodies in the
study area as susceptible to biodegradation [37,38]. In addition, the ratio of BOD/COD was
calculated to consider the degree of biodegradation and can be viewed as an indicator of
pollution time. The results showed that the ratio value ranged from 0.06 to 0.17 in the dry
season and from 0.16 to 0.46 in the rainy season, indicating that the possibility of organic
pollutant decomposition in the rainy season was higher than that in the dry season. If this
ratio was greater than 0.5, the water was highly biodegradable and can be an effective
biological treatment (values between 0.3 and 0.5 (slow biodegradable water) and <0.3 (very
slow biodegradable) [38]. Therefore, it can be seen that the biodegradability in the water
in the study areas was slow, especially in the dry season, where this process may not take
place. The water quality in the study area was highly polluted and, in the area of S-ASS,
tended to be higher than that in D-ASS. The level of organic matter pollution in the land
use type of NMC was higher than that of the AH and PMC areas.
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The results of N-NH4 + indicated that the presence of N-NH4 + on S-ASS was greater
than that of D-ASS. This was similar to that reported in the previous research by Be et al.
(2017) [24]. D-ASS had a lower N-NH4 + concentration than that in S-ASS. Instead, the
N-NO3 − concentration in the area of D-ASS in the rainy season tended to the opposite.
This reflects the degree of soil disturbance through tree age in the areas. Considering
the seasonal variation, the concentrations of N-NH4 + and N-NO3 − in the study areas all
increased in the rainy season. The speed of nitrification and denitrification decreased with
the increasing temperature. Therefore, during the dry season, N-NO3 − and N-NH4 + were
removed more efficiently, reducing their concentrations in the water [39].
For heavy metal ions, the tendency for a higher concentration in S-ASS could be
explained by the process of tillage, for afforestation created the phenomenon of acidification
from the lower soil layer into the topsoil layer [32,34]. This showed that the risk of
toxic release from the mounting during cultivation is very high [34]. The comparison
with the Fe3+ concentration showed that the study area was mainly iron-toxic, since the
Al3+ concentration was significantly lower [24]. Besides, the differences in Fe3+ and Al3+
concentrations between the two seasons can be explained by the dilution of rainwater. The
amount of rainfall was relatively high (accounting for 90% of the annual rainfall), and
the dilution of toxic substances made the concentration of Al3+ decrease significantly in
the rainy season. While, in the dry season, due to the effects of water evaporation and
oxidation of the topsoil, together with the amount of water leaching, toxic substances
can migrate into the water source, causing serious pollution. In summary, the soil layer
disturbances and seasonal factors in the study area showed a larger range of variations of
Al3+ in the AH and PMC areas compared to that of the NMC areas.
In addition, since the study area is located near peatland, the water quality may
be partially affected. According to some previous studies, it has been determined that
peatlands have been found to contain more humus compounds and substances that are
readily hydrolyzed [40–42], and thus, the runoff quality from the catchments is likely to
be altered [43]. Therefore, the water quality differences of these areas also depends on the
canal system of the neighboring areas and water regulation, especially for peatland areas.
4.2. Correlation of Water Parameters in the Various Land Use Types
Table 3 shows the results of the Pearson’s analysis, providing information on the
relationships between the water quality variables. The analysis results showed that the
pH value had a high inverse correlation with the parameters of N-NH4 + , Fe3+ , and Al3+
in the AH area. However, only a negative correlation of the pH with Al3+ (r = −0.58) was
recorded in the PMC area. This suggests that the pH in water may be influenced by acid
sulfate soils in the study area. Meanwhile, pH correlated highly with most of the remaining
parameters in the NMC area (except for N-NH4 + and N-NO3 − ). This indicates that there
are few influencing factors/sources of pollution, reducing the complexity of the water
environment in the water bodies in the NMC land use type. In contrast to the pH, the EC
in all three land use types was found to have a positive correlation with the parameters of
BOD and N-NO3 − (r = 0.73 and r = 0.63 for the AH area, r = 0.75 and r = 0.71 for the PMC
area, and r = 0.96 and r = 0.68 for the NMC area). In addition, the EC was found to have
a high correlation with N-NH4 + in the AH area and COD and Al3+ in the NMC area. A
lesser correlation for the PMC area may be related to the frequency of impacts on the soil
environment, vegetation accumulation, and organic residue in aquatic sediments.
Similar to the EC, the BOD showed a close positive correlation with N-NO3 − in the
three land use types, which reflects the process involved in the accumulation of organic
matters in water, because BOD is considered a reflection parameter for the amount of
organic substances that are easily biodegradable. Moreover, BOD also had an inverse
correlation with Al3+ on the NMC area (r = −0.81), since a low pH and increase in organic
matters can promote the binding and complexing of Al (Al-OM). This leads to an increase in
the amount of metabolic Al and a decrease in organic matter [44]. On the other hand, there
was no significant correlation of DO and COD with all the remaining parameters (p > 0.05)
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in the AH area. In the PMC area, the DO was analyzed to have an inverse correlation
with the BOD (r = −0.43) and inversely correlate with the BOD, COD, and EC in the NMC
area. As expected, the DO is often inversely correlated with BOD, because microorganisms
use oxygen in the water to decompose organic substances, so the higher the content of
biodegradable organic matter, the lower the DO value and vice versa [13,37,45]. Besides,
it is interesting that DO was found to have a very close positive correlation with Al3+
in the NMC area (r = 0.95); on the contrary, COD showed an inverse relationship with
Al3+ (r = −0.62). This is similarly explained with the correlation between BOD and Al3+
by a positive relationship between COD and BOD (r = 0.86) in the NMC area also being
determined. The correlation of COD and BOD indicates the presence of bioactive organic
substances and has been presented in many previous studies on water quality [46–48].
Table 3. Correlation coefficient between the water quality parameters and various land use types.
AH
pH
DO
EC
COD
BOD
N-NO3 −
N-NH4 +
Fe3+
Al3+

pH
1.00
0.26
−0.27
0.05
0.14
0.13
−0.69 **
−0.79 **
−0.58 **

DO

EC

COD

BOD

N-NO3 −

N-NH4 +

Fe3+

Al3+

1.00
0.05
−0.23
0.10
0.12
−0.28
−0.17
−0.01

1.00
0.38
0.73 **
0.63 **
0.52 **
0.27
−0.02

1.00
0.08
0.18
−0.03
−0.33
0.07

1.00
0.76 **
0.43 *
0.12
−0.31

1.00
0.48 *
−0.05
−0.22

1.00
0.63 **
0.27

1.00
0.31

1.00

PMC
pH
DO
EC
COD
BOD
N-NO3 −
N-NH4 +
Fe3+
Al3+

pH
1.00
−0.05
−0.23
−0.30
0.06
−0.15
−0.28
−0.24
−0.58 **

DO

EC

COD

BOD

N-NO3 −

N-NH4 +

Fe3+

Al3+

1.00
−0.20
0.02
−0.43 *
−0.39
−0.31
−0.34
0.24

1.00
0.39
0.75 **
0.71 **
−0.22
−0.22
−0.05

1.00
0.05
0.13
0.24
0.48 *
0.44 *

1.00
0.80 **
−0.16
−0.15
−0.39

1.00
−0.23
−0.19
−0.28

1.00
0.62 **
0.22

1.00
0.32

1.00

NMC
pH
DO
EC
COD
BOD
N-NO3 −
N-NH4 +
Fe3+
Al3+

pH
1.00
−0.84 **
0.94 **
0.84 **
0.97 **
0.57
−0.08
−0.66 *
−0.80 **

DO

EC

COD

BOD

N-NO3 −

N-NH4 +

Fe3+

Al3+

1.00
−0.67 *
−0.65 *
−0.84 **
−0.47
−0.05
0.55
0.95 **

1.00
0.87 **
0.96 **
0.68 *
−0.11
−0.50
−0.65 *

1.00
0.86 **
0.52
−0.27
−0.55
−0.62 *

1.00
0.68 *
0.02
−0.57
−0.81 **

1.00
0.10
−0.58 *
−0.36

1.00
0.11
−0.13

1.00
0.36

1.00

* Correlation is significant at the 0.05 level (2-tailed). ** Correlation is significant at the 0.01 level (2-tailed).

The analysis results showed a positive correlation between N-NO3 − with N-NH4 +
(r = 0.48) on the AH area. This correlation has also been reported in similar wetlands [13].
On the other hand, on the NMC area, the N-NO3 − concentration was detected in a negative
relationship with Fe3+ (r = −0.58). This can be considered as the result of redox and
Fe2+ oxidation in wetlands. Fe2+ reacts with nitrite, resulting in the generation of Fe3+
minerals [49]. However, for the N-NH4 + parameter, which has the opposite trend, no
relationship with Fe3+ on the NMC area was recorded. This close correlation was again
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determined in the AH and PMC areas, with the coefficients 0.63 and 0.62, respectively. The
overall results showed that Pearson’s correlation was consistent with the characteristics
of each land use type in the study. The NMC area showed a strong correlation among the
water quality parameters, followed by PMC and, finally, AH. This correlation showed that
the water quality in the three land use types can be affected by several different point and
nonpoint sources.
4.3. Seasonal Variation of Water Quality in Various Land Use Types
On the S-ASS, cluster 3 showed that the water quality of the areas was disturbed by
the rainwater. Meanwhile, there was no differences between the disturbed area and the
natural area in cluster 4. One of the reasons may be due to drought conditions. The factors
that affected the water environments through runoff and precipitation were significantly
reduced, mainly affected by the physical and chemical processes in the water. Therefore,
the water quality in the study area was almost similar between the land use types in the dry
season. Moreover, the differences in the grouping of PMC > 5_Wet on the D-ASS indicated
that the water quality was affected by the ASS depth in the study area. In addition, the
clustering of the land use types in cluster 2 also showed the clear impact level of the ASS
depth on the water quality. Cluster 3 was classified as the location that was observed
entirely during the rainy season with human impact on the soil and the water quality and
all types of land use types observed in the dry season for cluster 4. This similarity was
observed with shallow ASS, which further confirmed that there were few factors affecting
the water environment during the dry season. In general, there was a slight variation in
water quality between the tree age levels in the same farming patterns on the S-ASS. On
the contrary, the research recorded the relative variations in the water quality in the D-ASS.
Accordingly, Figures 2 and 3 showed that season is the main source of the change in the
water quality over time. Specifically, the analysis of CA on the S-ASS and D-ASS showed
that all formed land use types belonged to a certain season. The seasonal factors leading to
water quality changes have also been reported in some similar water bodies [48,50,51]. It
was observed, in fact, that the variation in water quality of the land use types was found to
be due to the influence of soil disturbances, rainfall effects, and runoff flows.
4.4. Parameters Resulting Seasonal Changes in Water Quality
The DA results indicated that the CA analysis was reliable, and there was a significant
temporal variation of the water quality. The explanation of the water quality fluctuations
showed that the BOD, EC, and N-NO3 − can be general parameters causing temporal
variations in the study area. Moreover, the water quality was affected by organic matters,
the weather conditions between the two seasons, and the soil properties. In addition, the
construction of the dike system also caused the water flow differences between the wet and
dry seasons and had a significant effect on the water quality. In short, the organic pollutant
(BOD), nutrients (N-NO3 − and N-NH4 + ) and metal ions (Al3+ and Fe3+ ) with observed
values differed considerably between the two seasons. These parameters may form factors
leading to the improvement or deterioration of water quality in the study area.
5. Conclusions
The results of this study indicated that the water quality in the water bodies in the
S-ASS tended to be more polluted than that in the D-ASS. In particular, the study also
found out that water had problems with organic matters and nutrients in the land use
type of NMC and water impairments due to the chemistry of ASS in the AH and PMC.
The concentrations of BOD, COD, N-NO3 − , and N-NH4 + were found to be affected by the
season in which these concentrations tended to be higher in the rainy season. The close
relationship of the water quality parameters was noted in the land use types as NMC >
PMC > AH. The CA analysis classified five land use patterns in two seasons into four
clusters on the S-ASS and four clusters on the D-ASS, clearly showing the variations of the
water quality due to the seasons and tree age levels of each area. The DA analysis presented
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that pH, EC, BOD, N-NO3 − , and Al3+ were the determinant parameters resulting in the
change of the water quality between the two seasons on the S-ASS; meanwhile, EC, BOD,
N-NO3 − , N-NH4 + , and Fe3+ were the important parameters responsible for the temporal
change of the water quality on the D-ASS. The results of the current study could provide
important information for the water treatment and monitoring in the study area.
Supplementary Materials: The following are available online at https://www.mdpi.com/article/
10.3390/w13111501/s1: Table S1. Water quality parameter values after the sample analysis at each
tree age of the area (in the rainy season). Table S2. Water quality parameter values after the sample
analysis at each tree age of the area (in the dry season).
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